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On Level Set Formulations
for Anisotropic Mean Curvature Flow
and Surface Diffusion
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Abstract. Anisotropic mean curvature motion and in particular anisotropic
surface diffusion play a crucial role in the evolution of material interfaces.
This evolution interacts with conservations laws in the adjacent phases on
both sides of the interface and are frequently expected to undergo topological
chances. Thus, a level set formulation is an appropriate way to describe the
propagation. Here we recall a general approach for the integration of geometric
gradient flows over level set ensembles and apply it to derive a variational
formulation for the level set representation of anisotropic mean curvature
motion and anisotropic surface flow. The variational formulation leads to a
semi-implicit discretization and enables the use of linear finite elements.
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1. Introduction

To capture the surface evolution in epitaxial growth on a large scale it is appropri-
ate to assume the surface to be smooth and to describe its evolution by continuum
equations. For a review of such approaches see [1]. Even if most of these mod-
els are heuristically introduced, most of them can be considered as small slope
approximations of anisotropic geometric evolution laws, such as mean curvature
flow or surface diffusion. These geometric nonlinear evolution laws can therefore
be viewed as a prototype of a more general class of models to describe epitaxial
growth. In this paper we present an approach to anisotropic second and fourth
order geometric evolution laws in a level set formulation. For more details on the
background and the derivation we refer to [2, 3]. A connection to the physical
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problems in epitaxial growth and a comparison with the models described in [1]
will be given elsewhere. Level set formulations for isotropic geometric evolution
laws have already been discussed and used numerically in the literature. In par-
ticular, isotropic surface diffusion is considered within a level set context, i.e., in
[4, 5, 6].

For a given initial surface My, a geometric evolution law defines a family of
surfaces M(t), t > 0 with M(0) = M. Now consider M (t) to be given implicitly
as a specific level set of a corresponding function ¢(t). Thus the evolution of M(t)
can be described by an evolution of ¢(t). Given a velocity field v the evolution of
¢ is described by the convection equation 0:¢ + ||[V¢|lv = 0, which is called the
level set equation. If the velocity v is determined through the geometric evolution
law we can implicitly evolve the surface M by solving the level set equation, [7].
Let us emphasize that different from second order problems, such as mean curva-
ture flow, no maximum principle is known for fourth order problems. Indeed two
surfaces both undergoing an evolution by surface diffusion might intersect in finite
time. Hence, a level set formulation in general will lead to singularities and we
expect a blow up of the gradient of ¢ in finite time. If one is solely interested in
the evolution of a single level set, one presumably can overcome this problem by a
reinitialization with a signed distance function with respect to this evolving level
set. We are here aiming to derive a suitable weak formulation for such evolution
problem, which only makes use of first derivatives of unknown functions and test
functions. In particular this will allow for a discretization based on a mixed for-
mulation with piecewise affine finite elements, closely related to results by Rusu
[8]. Hence we have to reformulate the problem in order to avoid curvature terms,
i.e., derivatives of the normal. Here, we take advantage of a fairly general gradient
flow perspective to geometric evolution problems. Indeed, given a gradient flow for
parametric surfaces, we derive a level set formulation, which describes the simulta-
neous evolution of all level sets corresponding to this gradient flow. This approach
is based on the co-area formula (cf. for example to the book of Ambrosio et al. [9])
and a proper identification of the temporal change of the level set function and
the corresponding evolution speed of the level surfaces. Thereby, we are able to
identify the natural dependent variables. This approach provides an insight into
the geometry of evolution problems on the space of level set ensembles.

The paper is organized as follows: In Section 2 we present a level set formu-
lation for a gradient flow with respect to the L? surface metric and recover the
well-known level set formulation for isotropic mean curvature flow, as given in [10].
In Section 3 this setting is adapted to derive a level set formulation for anisotropic
mean curvature flow and anisotropic surface diffusion. Based on these results a
numerical scheme for anisotropic surface diffusion is described in Section 4, and in
Section 5 some numerical results in two and three dimensions are presented.
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2. Parametric gradient flow

Consider a closed, immersed, oriented, and smooth surface z : M — R> with a
two-dimensional parameter manifold M. Given an energy density f : M — R,
the surface energy is denoted by

e[ M] = / fdA.
M
We consider the gradient flow with respect to a specific surface metric g(M)
Oy = —grady pg e[M].

To derive a level set formulation of this equation, let us first introducing some
useful geometric notation. Furthermore, we derive representations for geometric
quantities on level sets M in terms of the corresponding level set function ¢.
Let ¢ : © — IR be some smooth function on a domain Q C R, Suppose
M. = {z € Q| ¢(z) = c} is a level set of ¢ for the level value c. In what follows
we write M = M, if no confusion is possible and always assume that ||[Ve| # 0
on M. Thus, M. is a smooth hypersurface and the normal

n=vo/|vo|

on the tangent space 7, M is defined for every z on M. The projection onto 7, M
is given by

P=T-n®n,

where 1I denotes the identity on R%™!. In what follows we will make extensive
use of the Einstein summation convention. Furthermore vectors v € R and
matrixes A € R4+ are written in index form v = (vi)i, A = (Asj)ij. For a
tangential vector field v on M and a scalar function u on R4 the tangential
divergence and tangential gradient are defined as

divpqy = 0wy — nin0jv;

Vamu = (Oiu—nn;0ju)

i
Furthermore we use the notation d;u = u; and 0;0;u = wu ;. Furthermore 0,
denotes the normal derivative and h := divn = n;; the mean curvature on M.
Finally, for the the shape operator S on M - which is defined as the restriction of
Dn on the tangent space 7, M - we obtain

1 2
S=DnP= HV¢HPD o P. (2.1)
2.1. The general procedure to derive a level set formulation
Let us assume that we simultaneously want to evolve all level sets M, of a given
level set function ¢. We take into account the co-area formula [18, 9] and define
the global energy

Blo) = [ elmdae= [ 9o saa.
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Here, we set e[M.] = 0 if M. = (). We interpret a function ¢ or the corresponding
set {M_ }cer as an element of the manifold £ of level set ensembles. Here, we
follow the exposition in [3, 11]. A tangent vector s := 9y¢ on L can be identified
with a motion velocity v of the corresponding level set M, via the classical level
set equation

s+ [Vollv=0

(cf. the book of Osher and Paragios [12] for a detailed study). Thus, we are able
to define the corresponding metric on £. If the L? metric is used it follows

9(51,82) = // v1 - va dAde
R JM,

S1 S92 —1
= Vo dx:/s sz ||Vo dz .
o [V]] [vg) 1Yol dz= [ s1s2 V6]

Finally, we are able to rewrite the simultaneous gradient flow of all level sets in
terms of the level set function ¢ as

o = —grady E[¢],
which is equivalent to
s(016.9) = [ 069 |Vo] ™" da = —(E'o].) (22)
for all functions ¥ € C§°(Q2).
As an example let us consider the area functional e[M] = area(M) with
f = 1. Hence, E[¢] = [, [|[V®| and we obtain the evolution equation
_ Vo
00 |V~ da = — Vi da.
Jyoeorvel o 199

Indeed, this is the weak formulation of mean curvature motion in level set form [10].

3. Anisotropic evolution laws

By considering the specific choice of the energy density f = 7(n), with v an
anisotropy function, we obtain a generalization of the area functional in the above
example.
3.1. Anisotropy function
The anisotropy function ~ is a smooth function

v o S RY

2 a(2), (3.1)

and we may assume, that 7 is given as a one-homogeneous function on R?, i.e.,

for A > 0 we have y(Az) = My(z). In addition, let there be a positive constant m
such that for the second derivative we have

D(y(2) — mlz]) > 0.
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In this case, v is called elliptic and the eigenvalues of D?v(z) restricted to z+ =
{z € R®|z - z = 0} are bounded from below by m.
By parameterizing v over the unit sphere

Yz - 5% — Wy
z = ,(2), (3.2)
the so-called Wulff-shapes W, are obtained. Solutions of the isoperimetric problem
for e, are given by these Wulff-shapes [13]. For a proof of the isoperimetric property
of the Wulff-shape and more references to the literature see [14].
Considering a surface z : M — IR®, we can give a version of the second
derivative of v on its tangential space as follows
Myt Tf./\/l - Tg./\/l
v Dz~ 1y,.(n)Dx(v). (3.3)
The endomorphism field p. is well defined due to the fact that D?y(z)z = 0 for

all z # 0. By ellipticity, u, is positive definite. The classical area functional is
obtained for the function v(z) = |z|. In this case, 1 is the identity

3.2. Anisotropic mean curvature flow

Anisotropic mean curvature flow is the L2-gradient flow of e,[M] := [ MY dA.
The first variation of e, in direction ¥ may be represented in the L?-metric by a
generalized mean curvature vector

(¢! [a],9) = /M hoy(n - 9) dA. (3.4)

Here h., = tr(u,S) will be called the y-mean curvature. In level set formulation this
can also be expressed as follows (where S;; are the components of the symmetric
shape operator defined in Section 2)

hy = 7225 (3.5)
19 (0o = im0y — ) (3.6)
= Hvl |0 = V() (3.7)
The corresponding level set functional is similar to the isotropic case
Bl = [ eMlde= [ HmIvolds = [ (Veya. @)

From this we easily obtain the representation of the anisotropic mean curvature
flow in level set formulation

(B} 9], 9) = /Q 7 (V6) V0 d (3.9)
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Note that at this point we need a suitable regularization of V¢ /|V¢| due to the fact
that ~, is zero-homogeneous. This regularization, denoted by n€, will be chosen as

e Vo _ Vo

nt = = ,
Ve +|Ivel2 Vel

for € > 0, where obviously we use the definition [|[V¢[l = /€2 + ||V¢|/2. For
more details on regularization see [3]. If we consider a regularized version of the
L?-gradient flow in the level set case we obtain for any admissible test function

1
9 de = — L (n9) VI dx , )
/Qatgé 1ol T /Q’y (n )V dx (3.10)

which is the weak formulation of anisotropic curvature motion in level set form.

3.3. Anisotropic surface diffusion

Anisotropic surface diffusion is the H~!-gradient flow of e.. The corresponding
H~! metric is
_ S1 52
o) = a0 | o0 | o2 19l da.
0 Vol ] IVl

where M denotes the level set, the integration point x belongs to. The gradient
flow w.r.t. the H~! metric of e, in level set formulation is now given by

9(0,9) = — /Q 7. (V) VI de,

which is by the above representation of g

v
- A _1{ ](‘3 dx:—/ZV Vidz.
L@ o] aode == [ 2.0
Replacing 9 by ||[Vo|Ar0 we arrive at
/8t¢19dx:—/thM19HV¢de.
Q Q

From this representation of the H~! gradient flow, one is lead to introduce the
additional variable y = h~. Thus we just have to find a numerically suitable form
of the expression fQ y|Vo|Apr dz. We observe

/yHV(bHAMﬁdx // yAMCﬂdAdc:—// Vam.y Vam ddAde
Q R JM, RJ M.

- —/PVy-PV19||V¢||dq;
Q

taking into account the properties P7 = P and P? = P. Concluding, the weak
formulation of anisotropic surface diffusion for level sets is given by

opvdr = /PVy~V19||V¢||dJ;
Q Q

/Qywdw = —/Q%(V@dex.
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4. Numerical schemes

In this section we want to derive numerical schemes which can be used to dis-
cretize the anisotropic surface diffusion problem. We provide both, spatial and
time discretization schemes.

4.1. Spatial discretization

Let us consider a uniform mesh C covering the whole image domain 2 and consider
the corresponding interpolation on cells C' € C to obtain discrete intensity functions
in the accompanying finite element space V". Here, the superscript h indicates
the grid size. Suppose {®;}ics is the standard basis of hat shaped base functions
corresponding to nodes of the mesh indexed over an index set I. To clarify the
notation we will denote spatially discrete quantities with upper case letters to
distinguish them from the corresponding continuous quantities in lower case letters.
Hence, we obtain

Vh={® cC°Q)|®|c € PLVC €C},

where P; denotes the space of (d+1)-linear functions. Suppose 7y, is the Lagrangian
interpolation onto V". Now, we formulate the semi-discrete and regularized finite
element problem

Problem 4.1. Find a function ® : ]Rg — V" with ®(0) = Zj,¢0 and a corresponding
weighted mean curvature function Y : R* — V", such that

/até(t)@dx - /PJ(I)(t)}VY(t)-V@ V()| dz
Q Q

/ Y(#)¥ da = —/ v(N€) - V¥ dz
Q Q
for all + > 0 and all test functions ©, ¥ € V".

Here, we use the notation

Ve VO Y
Pelel= (”‘ Ival. © ||v<1>|e) N

Vel
and consider Neumann boundary conditions on 0.

4.2. Time discretization

For a given time step 7 > 0 we aim to compute discrete functions <I>k(-) e vh,
which approximate ¢(k7,-) on Q. Thus, we replace the time derivative d,¢ by a
backward difference quotient and evaluate all terms related to the metric on the
previous time step. In particular in the (k4 1)th time step the weight ||[V®| and
the projection P are taken from the kth time step. Explicit time discretizations are
ruled out due to accompanying severe time step restrictions of the type 7 < C'(e)h*,
where h is the spatial grid size (cf. results presented in [15, 16]). We are left to
decide, which terms in each time step to consider explicitly and which implicitly.
Taking all linear terms implicitly, leads to
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Problem 4.2. Find a sequence of level set functions (®%)—o.. C V" with
®Y = T;¢0 and a corresponding sequence of weighted mean curvature functions
(Y¥)g—o.... C V" such that

(DkJrl _ (Dk
/ O dz / P [®FVY*H . VO |VOF| . dz
Q T Q

Vo
Y Ude = —/72( )~V\I/dx
/Q o \[[VeF.

for all test functions ©, ¥ € V.

However, this algorithm leads to a completely explicit time-discretization.
Therefore, we use the advice of Deckelnick and Dziuk [17] and add an implicit
term to the second equation as follows.

Problem 4.3. Find a sequence of level set functions (®*)i—o.. C V” with
®Y = T;¢0 and a corresponding sequence of weighted mean curvature functions
(Y¥)g—o.... C V" such that

(I)k:Jrl_(I)k:
/ O0ds — /Pe[cbk]VY’“+1~V@ IV, de
Q Q

.
v oF
Yo de = —/ ( >~V\Ildx
/Q o 7\ vk,
voF
7(Hw'ﬂuf) b+l ok
—)\/Q ok, V(*! — M) VT da

for all test functions ©, ¥ € V" and some parameter \.

As a motivation for this additional term lets consider the isotropic case. Here
v = |z| and v, = id. Thus the second equation in Problem 4.3 becomes

Vok V(OH! — oF)
YO de = — -V\I/dac—)\/ VU dz
/Q o [IVeF|. o [IVeF|.

which leads for A = 1 to the implicit formulation. Compare [17] for more details
and an optimal choice of the parameter .

5. Implementation and numerical results

In this section we show some preliminary results of our implementation. All calcu-
lations were performed on a regular, uniform triangulation, where we used stan-
dard Courant finite elements (i.e., globally continuous and piecewise affine). We
employed a Schur complement approach and used left and right diagonal precon-
ditioning for the resulting linear system. In Figures 1 and 2 we show results for
the isotropic case in 2d and 3d respectively.
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FIGURE 1. Isotropic surface diffusion in 2d. Level sets -0.5, 0.0, 0.5, 1.0
(from inner to outer curve).

From left to right ¢ = 0.0,0.01,0.02,0.05,0.1. Computational domain:
4 x 4 square; triangulation: 2.100 grid points; time step: 1074; X\ = 1.0.

FicURE 2. Isotropic surface diffusion in 3d. Level set 0 at ¢t =
0.0, 0.001, 0.002, 0.005, 0.01, 0.05 (from top left to bottom right). Com-
putational domain: 4 x4 x 4 cube; triangulation: 36.000 grid points; time
step: 107%; A = 1.0.

Neumann boundary conditions have been imposed and one sees that the
bizarrely shaped initial data become ever more ball shaped as the evolution pro-
ceeds, approximating the steady state solution of isotropic surface diffusion.

In Figures 3 and 4 we present numerical results for anisotropic surface diffu-
sion with anisotropy function

d
1
Y@) =Y (elz? + |zl*)?, €=0.01; d=2,3. (5.1)
k=1
Here the limit configuration is clearly determined by the rectangular symmetry of
the anisotropy.
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FIGURE 3. Anisotropic surface diffusion in 2d. Levesets -0.5, 0.0, 0.5,
1.0 (from inner to outer curve). From top left to bottom right ¢ =
0.0, 0.001, 0.002, 0.005, 0.01. Computational domain: 4 x 4 square; tri-
angulation: 2.100 grid points; time step: 1074, A = 10.0.

FIGURE 4. Anisotropic surface diffusion in 3d. Levelset 0 at ¢t =
0.0,0.001, 0.002,0.005,0.01,0.02 (from top left to bottom right). Com-

putational domain: 4 x 4 x 4 cube; triangulation: 36.000 grid points;
time step: 1072, X\ = 20.0.

References

[1] M. Rost, (this volume).
[2] U. Clarenz, The Wulff-shape minimizes an anisotropic Willmore functional. DFG-
Forschergruppe Freiburg, Preprint 15 (2003).

[3] M. Droske, M. Rumpf, A level set formulation for Willmore flow. Interfaces and Free
Boundaries 6 (2004), 361-378.

[4] D.L. Chopp, J.A. Sethian, Motion by intrinsic Laplacian of curvature. Interfaces
Free Bound. 1 (1999), 107-123.

[5] M. Khenner, A. Averbuch, M. Israeli, M. Nathan, Numerical solution of grain bound-
ary grooving by level set method. J. of Comput. Phys. 170 (2001), 764-784.

[6] P. Smereka, Semi-Implicit Level Set Methods for Curvature and Surface Diffusion
Motion J. of Sci. Comput. 19 (2003), 439-456.



Anisotropic Surface Diffusion 237

[7] S. Osher, J.A. Sethian, Fronts propagating with curvature dependent speed: Al-
gorithms based on Hamilton-Jacobi formulations. J. of Comput. Phys. 79 (1988),
12-784.

[8] R. Rusu, An algorithm for the elastic flow of surfaces. Mathematische Fakultat
Freiburg, Preprint 35 (2001).

[9] L. Ambrosio, N. Fusco, D. Pallara, Functions of bounded variation and free
discontinuity problems. Oxford University Press, 2000.

[10] L.C. Evans, J. Spruck, Motion of Level Sets by Mean Curvature I. J. Diff. Geom.
33 (1991), 635-681.

[11] U. Clarenz, G. Dziuk, M. Droske, M. Rumpf, Level set formulation for anisotropic
geometric evolutions problems manuscript, in preparation

[12] S. Osher, N. Paragios, Geometric Level Set Methods in Imaging, Vision and
Graphics. Springer, 2003.

[13] G. Wulff, Zur Frage der Geschwindigkeit des Wachsthums und der Auflésung der
Kristallflachen. Zeitschrift der Kristallographie 34 (1901), 449-530.

[14] 1. Fonseca, S. Miiller, A uniqueness proof for the Wulff theorem. Proc. Roy. Soc.
Edinb. A 119 (1991), 125-136.

[15] S. Yoshizawa, A.G. Belyaev, Fair Triangle Mesh Generation with Discrete Elastica.
in Geometric Modeling and Processing, RIKEN, Saitama, 2001, 119-123

[16] T.F. Chan, S.H. Kang, J. Shen, Euler’s Elastica and curvature-based inpainting.
SIAM Appl. Math. 63 (2002), 564-592.

[17] K. Deckelnick, G. Dziuk, A fully discrete numerical scheme for weighted mean
curvature flow. Numer. Math. 91 (2002), 423-452.

[18] L.C. Evans, R.F. Gariepy, Measure Theory and Fine Properties of Functions. CRC
Press, 1992.

Ulrich Clarenz, Martin Rumpf and Ulrich Weikard
Numerical Analysis and Scientific Computing
Universitat Duisburg-Essen,

Lotharstr. 65

D-47048 Duisburg, Germany

e-mail: clarenz@math.uni-duisburg.de

e-mail: rumpf@math.uni-duisburg.de

e-mail: weikard@math.uni-duisburg.de

Frank Haufler and Axel Voigt
Crystal Growth group
research center caesar
Ludwig-Erhard-Allee 2
D-53175 Bonn, Germany
e-mail: hausser@caesar.de
e-mail: voigt@caesar.de



